The purpose of this research is to analyze efficiencies of project management offices (PMOs) using the data envelopment analysis (DEA). As the post-analysis of the efficiency analysis, the causal factors affecting the efficiencies of PMOs were tested. 87 PMOs were used to analyze their efficiencies. In the constant returns-to-scale model, 11 PMOs were completely efficient and 76 PMOs were inefficient. In the variable returns-to-scale (VRS) model, 26 PMOs were efficient and 61 PMOs were inefficient. The efficiency analysis by the DEA has the advantage of deriving the scale efficiency for each DMU. From the result of the post-analysis, it was found that the PMO efficiency was positively influenced by the project portfolio management maturity (PPMM) and the degree of strategic alignments with the business goals. In conclusion, by improving PPMM and strengthening the strategic alignments with business goals, higher efficiency and performance of the PMO can be expected.
Introduction
From the mid-1990s, one of the notable changes in project management is in the growth of project management office (PMO). As an example, according to the survey by the PM Solutions, Inc., 47 percent of respondents answered that they established PMOs in 2000. The figure increased to 77 percent in 2006 and 87 percent in 2012. In line with this trend, many Korean companies are also increasingly implementing PMOs. Since 2014, even public institutions have been showing interest in PMOs. One of the reasons for the popularity of PMOs is the increase in the importance of project portfolio management (PPM). This is because PMOs are required to manage project portfolios from a central organization across the enterprise. The PPM is an approach to maximize accomplishments of projects in a portfolio by identifying, prioritizing, and analyzing the potential value from a set of projects and programs [1] .
Thus, the main purpose of their attempt to implement PMOs is to improve performances of projects such as return on investment, cost reduction, and project success rates. However, according to the report released by the PM Solutions [2] , only 33 percent of all respondents who have implemented PMO have experienced improvements in completing projects within the budget and with productivity, or in project success rates. In other words, many PMOs still fail to deliver their own value in project management. Since the global financial crisis in 2008, the global economy has grown slowly with an average annual growth rate of 3.5% even if the economic growth rate of some countries with large populations, such as China and India, exceeds 6% [3] . Therefore, the competition is getting more intense, and efficiency management is getting more important in corporate sustainability [4] .
As the business environment changes drastically, most of the tasks carried out have characteristics of a project that are not repetitive, but new and unique tasks [5, 6] . Therefore, the success or failure of these projects has a profound effect on the performance of the company. Accordingly, a systematic process for the limited allocation of resources to the increased projects has become necessary. Therefore, many companies have been trying to implement PPMs and PMOs. However, their performances were not all satisfactory. One of the reasons for this different result is the difference in their project portfolio management maturity (PPMM). Project management maturity has a positive effect on the project performance [7] , and the continual improvement of the project management performance can be achieved through the improvement of project management maturity [8] . Likewise, a PPMM might also affect the performance of the PPM and in turn PMO. The PPM is an effective approach to rapidly identify and decide which projects or programs they should select and conduct to enhance their organization's ability to support enterprise goals and deliver value [9] . As the PPMM of a company increases, so does the ability of a company to achieve its goals, which can eventually lead to higher PMO performance. Therefore, the PPMM might have a significant impact on the performance of the PMOs, and their performances may also be different depending on the PPMM. However, there are few studies on the impact of the PPMM on PMO.
Besides, a project portfolio must be cohesive, directed to the goals of the company, and have a clarity of purpose to work efficiently and create value. Thus, the strategic alignment of a project portfolio with the business goals of the organization is the key to deliver the PPM's and PMO's value [10] . For example, PMOs with their project portfolios aligned with strategic objectives performed almost twice as much as PMOs without it in terms of implementing successful strategies and creating significant value [11] . Moreover, these aligned PMOs achieved four times higher performance in terms of executing a planned strategy and three times more in terms of success than the PMOs without alignments [11] . From the perspective of achieving high performance with limited resources, the strategic alignment with their business goals seems to be closely related to the efficiency. Therefore, it is a key factor considered in the efficiency analysis of the PMOs. Even though the efficiency is very important in terms of corporate sustainability [4] , there are few studies on the efficiency analysis of PMOs.
Despite the increasing importance of PMOs, there are few empirical studies on why PMO outcomes are unsatisfactory or different between organizations. In addition, there are few studies that have demonstrated program or portfolio maturity and business alignment as the causes of PMO efficiency difference between organizations. On the other hand, as the importance of the project increases in the enterprise, the possibility that the project benefit management directly affects the benefit of the enterprise has increased. In other words, it has not been studied whether the benefit management for an individual project affects corporate benefits and how these effects are related to PMO efficiency.
Therefore, this study on the efficiency analysis of PMOs has very important meaning. To empirically prove the impact of PPMM and alignment of portfolio with business goals on the PMO efficiency, two research questions are proposed: Does the PPMM have a significant effect on the efficiency of the PMO? Does the strategic alignment with business goals have a significant effect on the efficiency of the PMO? To obtain the PMO efficiency score, data envelopment analysis (DEA) is used. The improvement directions are also provided for the inefficient PMOs to benchmark the efficient PMOs. Besides, companies can improve their PMO efficiency by improving the PPMM and strengthening strategic alignments with their business goals.
Key Literature Reviews

Data Envelopment Analysis (DEA) and Project Efficiency
The data envelopment analysis (DEA), developed by Charnes et al. [12] , derives the efficiency frontier by simultaneously considering multiple input and output factors. Then, it measures the efficiency of a DMU compared with other DMUs [13] [14] [15] . The DMUs represent the organizational units to be evaluated, such as public institutions, schools, hospitals, and so on. In this study, PMOs correspond to decision-making units [16] . The DEA has various models according to the purposes of studies. The CCR (Charnes, Cooper, and Rhodes) model and the BCC (Banker, Charnes, and Cooper) model are representative [12, 17] . The CCR model is also called as the CRS model because it assumes constant returns to scale. Meanwhile, the BCC model is also called as the VRS model because it assumes variable returns to scale [16, 18] . In the DEA, according to the characteristics of the DMUs to be analyzed and the purpose of the analysis, the CCR model and the BCC model are classified into the input-oriented model and the output-oriented model. In general, the efficiency in input-oriented model can be improved by reducing the input value while keeping the output values constant. Meanwhile, in the case of output-oriented model, the efficiency can be enhanced as the output value increases while the input values remain constant [16] . Let us assume that the number of DMUs is K and, for each DMU k (k = 1, 2, 3, . . . , K), there are M input factors x m (m = 1, 2, 3, . . . , M) and N output factors y n (n = 1, 2, 3, . . . , N). Then, the efficiency of kth DMU can be obtained through the below output-oriented CCR and BCC models.
The output-oriented CCR model can be solved as follows.
The following output-oriented BCC model has a constraint of the sum of λ in (1) to have a convexity constraint.
The scale efficiency (SE) can be obtained by dividing the efficiency value obtained from the CCR model by that of the BCC model. If the scale efficiency of k th DMU equals to 1, it means that it is efficient in scale, and if less than 1, it is considered as inefficient in scale. In cases where a DMU is not efficient from the scale point of view, the state of scale economy can be identified [16, 19] .
Since traditional DEA has a deterministic nature and is unable to account for measurement errors and variable fluctuation, we take into the bootstrap procedure proposed by Simar and Wilson [20] as follows.
Step 1. Computeθ i for all DMUs i = 1, . . . , N using DEA.
Step 2. Use those M (M < N) DMUs, for whichθ i > 1 holds, in a truncated regression (left-truncation at 1) ofθ i on z i to obtain coefficient estimatesβ and an estimate for variance parameterσ by maximum likelihood. Step 3. Loop over the following Steps 3.1-3.4 K times, in order to obtain sets of K bootstrap estimateŝ θ k i for each DMU i = 1, . . . , N, with k = 1, . . . , K.
3.1
For each DMU i = 1, . . . , N, draw an artificial error ε i from the truncated N(0,σ ) distribution with left-truncation at 1 − z iβ .
3.2
Calculate artificial efficiency scores θ i as z iβ + ε i for each DMU i = 1, . . . , N.
3.3
Generate i = 1, . . . , N artificial DMUs with input quantities x i = x i and output quantities y i = θ i / θ i * y i .
3.4
Use the N artificial DMUs, generated in Step 3.3, as reference set in a DEA that yieldsθ k i for each original DMU i = 1, . . . , N.
Step 4. For each DMU i = 1, . . . , N, calculate a bias corrected efficiency score itemθ bc i aŝ
Step 5. Run a truncated regression (left-truncation at 1) ofθ bc i on z i to obtain coefficient estimatesβ and an estimate for variance parameterσ by maximum likelihood.
Step 6. Loop over the following steps 6.1-6.3 M times, in order to obtain a set of M bootstrap estimates Step 7. Calculate confidence intervals and standard errors forβ andσ from the bootstrap distribution
On the other hand, Shenhar et al. [21] addressed that project efficiency could be assessed by project schedule, budget, and technical goals. They also indicated that efficiency has a largest role in project success and also has an effect on the customers and their satisfaction. Unlike Shenhar et al. [21] , Serrador and Turner [22] used key stakeholders' satisfaction for the measure of project success. They studied the relationship between project efficiency and overall project success. They empirically showed that efficiency is important to overall project success. Sundqvist et al. [23] conducted literature review and interviews with Swedish project managers from construction companies on the concepts and effects of efficiency and effectiveness in project-based organizations. They showed that there was no clear differentiation between two terms. However, the results indicated that efficiency and effectiveness would enhance the project performance.
Vitner et al. [24] applied DEA methodology to compare project efficiency in a multi-project environment. According to them, in a multi-project environment, each project is a DMU having its own inputs and outputs. Similarly, in our case, each PMO is a DMU. They suggested three-stage methodology to reduce total number of inputs and outputs to increase DEA's discriminatory power in the case of relatively small number of DMUs. To reduce the number of variables, they used similarity coefficient based on the correlation results. They grouped two variables into one if their correlation is greater than or equals to 0.8. Fu and Ou [25] proposed a new measurement method of combining principal component analysis (PCA) and DEA to provide a useful reference for BOE project evaluation and performance improvement, and facilitate a more effective allocation of national energy resources. In prior studies using DEA, the method of integration of DEA with PCA provides more stable results compared to traditional methods since PCA decomposes a number of correlated variables within a given data set into a number of uncorrelated principal components. In our case, we have enough DMUs to meet the DEA rule of thumb. In addition, we observed from the correlation matrix that none of them were high enough 0.8. Thus, we included all the individual input variables without aggregating these inputs into a fewer number of variables. Swink et al. [26] conducted analyses of relationships between new product development (NPD) practices, levels of NPD project efficiency, and market-based project success. To get project efficiency, DEA methodology with multiple dimensions of NPD project performances were used. The DEA model considered development cost and product cost as input resources and product quality and project lead time as outputs. They also proposed and tested the theory of performance tradeoffs in NPD project performance. For the analysis, data was collected by the survey. The measures assessed project variables using a combination of seven-point Likert type scales and ratio scale response formats. In our case, 20 performance measures provide multiple assessment of the five primary roles of PMO suggested by Hill [27] .
Project Management Office (PMO)
As corporate requirements for changing the business environment have increased, PMOs have also changed to take on various roles and broader scope. Implementation of a PMO represents it has an official methodology of project management [28] . Thus, the PMO is defined as an organization that standardizes the project management system at the enterprise level, accumulates project experience, provides the necessary knowledge and opportunities for education and training, thereby improving the efficiency of project management [29] . Berry and Parasuraman defined service quality as the ability of the organization [30] . This concept can also be applied to a PMO in terms of project quality. Furthermore, since the quality management can enhance business performance [31] , the project quality management by the PMO is getting more important. Also, the organizational change is deemed a trigger event that leads to the organizational development [32] , and the awareness for the need for change in management has been raised [33] . In this point of view, the PMO function has a vital role to play in helping organizations adopt and integrate change management with project management [33] . Bates suggested that it could be effective when the scope of the PMO should be extended to changing the organization as well as the assessment of the project risk and performance [28] .
Meanwhile, Kwak and Dai also defined that the PMO is an independent organization which has full-time employees, provides and supports administrative and technical services, training and education, and mentoring services [34] . Crawford addressed that PMOs' roles include not only supporting and controlling projects but also establishing project strategy and goals [35] . Besides, Desouza and Evaristo classified the PMO functions into three levels, the strategic, operational, and tactical, in their case study on PMO archetype [36] .
On the other hand, Hill [27] categorized the PMO functions into five major domains, practice management, infrastructure management, resource integration, technical support, and business alignment, based on many previous studies, and presented the PMO functions the most specifically and comprehensively.
Although the PMO has provided various definitions for each researcher, it can be seen that the role of the PMO evolves from the management of a single project in a department unit to the management of a whole project portfolio at an enterprise level as a centralized organization. In particular, it aims to improve the contribution of the projects in achieving corporate's business performance rather than to manage the schedule and budget efficient management of a single project.
Methodology
Decision Making Units
For this research, the on-line survey was conducted from 7 August, 2017 to 30 September, 2017 for PMO managers in Korea as well as PMO expert groups located overseas as shown in Table 1 . The 108 respondents responded to the questionnaires for this research. Of the 108 respondents, 90 respondents responded that they were operating an enterprise PMO. The size of the sample we finally used for the further analysis was 87 after averaging the opinions of respondents in the same firm.
32 respondents from South Korea, 16 from the USA, 6 from Brazil, 6 from India, 3 from Spain and so on are shown in Table 1 . If you look at the industries to which respondents belong, it is composed of IT (31), construction (8) , manufacturing (8) , consulting (7), finance/banking (7) 
Selection of Input and Output Factors
The purpose of this research is to evaluate PMOs' relative efficiency using the DEA. Hill proposed PMO's five major functions comprehensively and collectively [27] . So, we used the five main functions defined by Hill as input factors for the analysis. Meanwhile, the PMO performances, as the output factors, were derived from various literature researches including PMBOK ® and PRINCE2 ® , and the project performances presented by the Standish Group International. They comprise on time, on budget, meeting customers' requirements, quality, and project benefit [37] [38] [39] . These input and output factors were measured by executives, portfolio or program managers, PMO managers and so on. To measure PMO performances and the degrees of support from the PMO, a seven-point Likert scale was utilized. The descriptive statistics of inputs and outputs are shown in Table 2 . It is common that inputs used in DEA are resources that are consumed to produce outputs. However, as Cooper et al. [40] discussed, qualitative variables such as employee competence can be applied.
In the DEA, the more DMUs are desirable. If the number of DMUs is small, then it is difficult to differentiate them since the efficiency scores of them would probably be the same. To prevent it, Cooper et al. suggested that the number of DUMs should be three times larger than the sum of the input and output variables [40] . In this research, the total DMUs are eighty-seven and the sum of input and output factors is eleven. Thus, this condition is satisfied. 
Results
Result of the Relative Efficiencies by DEA
The following Table 3 represents the assessment of the internal consistency and validity of scale. As you can see, each latent variable used for the analysis showed high internal consistency. Convergent validity was assessed by using the average variance extracted (AVE) for each latent variable. The result showed that all of AVEs were higher than the suggested threshold of 0.5. As presented in Table 4 , the following correlation matrix is added to check the robustness. Table 3 shows that all input variables are significantly correlated with output variable. Thus, all inputs are used for the analysis.
The PMO efficiencies by the DEA are shown in Tables 5 and A1 . The results of the CRS model show that 11 DMUs are efficient, and the other DMUs are inefficient. The average efficiency score of the total DMU is as low as 0.751. From the results of the VRS model, it is found that 26 DMUs are efficient, whereas 51 DMUs are inefficient. The average efficiency of the total DMU in the BCC model is 0.863. The number of efficient DMUs in the VRS model is twice more than that obtained from the CRS model. These results are used to measure the scale efficiencies of DMUs. A total of 11 DMUs including DMU20, DMU35, DMU41, and DMU42 are fully efficient in the scale. In the scale efficiency, the most inefficient PMO is DMU61. The inefficiency of DMU61 is not caused from technical inefficiency. Rather, the scale inefficiency causes the inefficiency of DMU61. Therefore, it would be suggested to improve inefficiency by increasing outputs while inputs remain the same. Among those inefficient DMUs, DMU40 is found to be the least efficient. To reduce the technical inefficiency, various approaches such as improving the PPM processes and the PPM maturity, realigning the structure of the organization, or strengthening the strategic alignment with the business goals are recommended for these PMOs. 
Impact Factors on PMO Efficiency
In general, Tobit regression model can be used when the dependent variable value has only a limited range of value. Since PMO efficiency which is a dependent variable only has values between 0 and 1, Tobit regression model is adopted in this study. In this study, to identify the effects of those factors, Tobit analysis is conducted. The dependent variable is the efficiency score obtained by bootstrapped procedures proposed by Simar and Wilson [20] so that dependent variables and independent variables have a statistical nature.
We analyzed the impact of the strategic business alignment on PMO efficiency. Today's corporate business environment achieves corporate strategic goals through the successful operation of project-like tasks. The PMO's role in managing these projects is therefore to achieve the strategic goals of the company by linking projects and business goals, not just the classic goals of successful project completion within the schedule and on the budget. Furthermore, this role of PMO is becoming more important than anything else. That is, efficiency of the PMO can be influenced by how these projects are aligned with the business objectives of the enterprise. Therefore, the effects of two variables, the degree of linkage with business objectives and the degree of linkage with business priorities, on the PMO efficiency are identified. As a result, it is found that the degree of strategic alignment with business goals and the degree of strategic agreement with business priorities are statistically significant at the significance level of 0.01 as shown in Table 6 . Therefore, the efficiencies of PMOs are affected by the strategic alignment of project with business goals and business priorities. At the Global Conference for the Future of PMO in 2012, Gedansky emphasized the strategic alignment in achieving the business goals, such as ROI, cost-cutting, and customer satisfaction [41] . Hill highlighted the need for the strategic PMO as a means to achieve business goals and corporate vision in a five-step competency model for PMO. He also stressed that the strategic PMO must continually change their business around best practices to achieve their business goals [42] .
Most of the company's work has been project-like, and the success of these projects has had a major impact on the success of the company. Companies therefore are building PMOs, an enterprise-wide organization, for the integrated management of these projects and the allocation of resources in connection with business goals. However, the performance of these PMOs varies from company to company. One of these causes is known to be the maturity of PPM [7] . Thus, the impact of the PPMM on the PMO efficiency was analyzed, and the results are shown in Table 7 . We used Gartner's PPMM to measure companies' program and portfolio management maturity. It consists of five dimensions: people, PPM process, technology, financial management, and relationship. Among them, the maturities of people, PPM process, and technology are statistically significant at significance levels of 0.01, 0.05, and 0.1, respectively. Especially, people are one of the most critical factors of any project-centric endeavor [43] . The people maturity is associated with the interdependency among people with respect to their availability, skills, contribution to projects, and career aspirations. As a result, high maturity can lead to high productivity, efficiency, and performance. The PPM processes turned out to be the next important factor. This means that even if people are the most important factor, efficiency can be improved through the establishment of a systematic process, rather than relying solely on individual ability. Technology is also found to significant factor. This is because the requirements for technology are changed as the PPM processes are changed according to the levels of maturity [43] . On the other hand, the financial management maturity and relationship maturity are not statistically significant. The key area of financial management includes how to track costs, forecasts and budgets on project and program basis. Therefore, these key areas are not directly related with the efficiency of PMO. The relationship includes offering appropriate guidance in identifying people who need help and whose help is needed to achieve the desired outcome and this does not have a direct effect on the efficiency.
Relationships among Benefit Achievement, Project Benefit Management, and PMO Efficiency
Project benefits management (PBM) is a structured approach for maximizing business outcomes for an organization [44] . The roles of PBM include the initiating, planning, organizing, executing, controlling of projects, and transitioning and supporting of change in the organization. Its consequences are to achieve predefined project benefits [45] , and the project benefit should be managed even after project closing [38] . Since companies' strategic goals are accomplished through the achievement of the target benefits, the benefit management is very important [46] . If the benefit management does not work well and properly, the target benefits cannot be achieved. Besides, highly efficient PMOs may have a greater improvement than low-efficiency PMOs when PBM levels are improved. Thus, the moderating effect of the efficiency on the relationship between benefit achievement and level of project benefit management was analyzed. For this analysis, the level of benefit management of companies was classified into high (H) and low (L) based on the mean value of the degree of project benefit management of companies surveyed. Also, the efficiency score obtained by SFA was divided into two groups of high (H) and low (L). As shown in Figure 1 ., the high-efficiency group has higher benefit regardless of the level of project benefit management. This means that even though the project benefit management level of the low-efficiency group is higher than that of the high-efficiency group, the performance of the low-efficiency group is lower than that of the high-efficiency group. This therefore indicates that efficiency is more important than project benefit management. This result is consistent with Itumo's finding that the efficiency significantly and positively affects corporate performance [47] . However, there seems to be little moderating effect of efficiency on the relationship between benefit achievement and level of project benefit management. That is, as the level of benefit management improves, the benefit achievement of the group with lower efficiency is also increased as much as the benefit achievement of the group with higher efficiency is improved. Therefore, when we try to improve the level of project benefit management, we can see that the improvement effect is the same regardless of which group is selected, whether it is a high efficiency group or a low efficiency group. 
Conclusions
The results and implications of this research are summarized as follows. In the case of the CCR model, the average efficiency for the total DMU is 0.75 and the number of efficient DMUs is 11 which accounts for 12.6% of the total. Therefore, in terms of efficiency, many PMOs' performances are not satisfactory and need improvement. Moreover, the inefficiency of PMO is mostly caused by the scale inefficiency rather than by the technical inefficiency. Thus, to be more efficient, there is a need to maintain the appropriate scale of the input factors.
To identify the effect of the maturity of the PPM, Tobit analysis was conducted. In this research, we used Gartner's PPMM to measure companies' program and portfolio management maturity. It consists of five interdependent core dimensions: people, PPM process, technology, financial management, and relationship. The results showed that maturity of the people, PPM process, and technology were statistically significant. The maturity of people has found to be the most critical component for the efficiency. This implies that in terms of efficiency, workforce assets are one of the most important factors, and their skills, availability, and career aspiration are important components. the availability of people, skills of people, had statistically significant effect on the efficiency of PMO. Therefore, this means that to improve the efficiency, the investment should be made to improve their skills, increase their availability, and enhance their enthusiasm. The PPM processes also appeared to be critical. This implies that it is also important to have systematic procedures to ensure that people's skills and passions are efficiently reflected in performance. To improve the maturity of PPM process, OPM3 ® of the Project Management Institute (PMI) and P3M3 ® of the Office of Government Commerce (OGC) might be helpful [48, 49] . For example, OPM3 ® focuses on overall corporate strategy efficiency and integrates project, program, and portfolio management. It provides a method for organizations to understand their Organizational Project Management processes and practices, and to make these processes capable of performing successfully, consistently, and predictably [48] . Technology is found to be another significant factor. Technology is especially necessary for adhering to or using systematic procedures, and as the business environment changes, appropriate technologies for the environment can be provided so that the excellence of the people or procedures can be demonstrated [43] .
On the other hand, the maturities of the financial management and relationship were not statistically significant. The main function of financial management includes budget planning, Figure 1 . The effects of efficiency on benefit depending on project benefit management.
On the other hand, the maturities of the financial management and relationship were not statistically significant. The main function of financial management includes budget planning, budgeting, and budget tracking for project and program portfolios. Therefore, the main function of finance management seems to be weakly related to the efficiency improvement of PMO performance. Based on the role of this relationship, it seems reasonable that it is not directly related to the efficiency of PMO performance [50, 51] .
The impact of the strategic business alignment on PMO efficiency was also studied. Today's competitive business environment requires the successful execution of project-like tasks to achieve corporate's strategic goals. Thus, the PMO's critical role in managing these projects or portfolio is therefore to align these projects with the business goals. The result showed that the efficiency of the PMO were influenced by this alignment of projects to the business goals. That is, the effects of two components, the degree of linkage between projects and business objectives and the degree of linkage between projects and business priorities, on the PMO efficiency were revealed. These results are in line with the Gedansky's address that the project portfolio should be aligned to the strategic goals to achieve the business goals [41] . Hill [27] also highlighted the need for the PMO as a means to achieve business goals and corporate vision [52, 53] .
Since project portfolio is linked with corporate's strategic goals, the project benefit management is also very important [46] . Furthermore, more efficient PMOs might have a greater improvement than less efficient PMOs when the level of PBM is increased. The moderating effect of the efficiency on the relationship between benefit achievement and PBM level was therefore analyzed. The result represented that the highly efficient group showed higher benefit achievement regardless of the PBM level. This implies that although the PBM level of the less efficient group is higher than that of the highly efficient group, the benefit achievement of the less efficient group is lower than that of the highly efficient group. This therefore implies that efficiency plays a larger role than PBM in achieving the benefit. This finding supports Itumo's result that the efficiency have significant effect on the corporate performance [47] . However, it is found that there seems to be little moderating effect of efficiency on the relationship between them. This also implies that the same amount of the improvement can be expected regardless of the efficiency level.
As limitations of the study, we could not analyze the efficiency differences by industries because the size difference between samples for each industry was large. In addition, Table 4 shows that some variables have high correlations. In this case, DEA results may be biased. As for future research, the efficiency and characteristics of project management organizations operating in various industrial fields need to be studied and examined from various perspectives. Furthermore, the identification of some other factors affecting the performance of the project management organization should be also tackled. Finally, practical and meaningful results can be obtained through future studies that consider various internal and external environmental variables that may affect the efficiency of the project management organization.
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